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—— Abstract

We derive conditions under which the reconstruction of a target space is topologically correct via
the Cech complex or the Vietoris-Rips complex obtained from possibly noisy point cloud data.
We provide two novel theoretical results. First, we describe sufficient conditions under which
any non-empty intersection of finitely many Euclidean balls intersected with a positive reach set
is contractible, so that the Nerve theorem applies for the restricted Cech complex. Second, we
demonstrate the homotopy equivalence of a positive u-reach set and its offsets. Applying these
results to the restricted Cech complex and using the interleaving relations with the Cech complex (or
the Vietoris-Rips complex), we formulate conditions guaranteeing that the target space is homotopy
equivalent to the Cech complex (or the Vietoris-Rips complex), in terms of the p-reach. Our results
sharpen existing results.

2012 ACM Subject Classification Mathematics of computing — Algebraic topology; Theory of
computation — Computational geometry

Keywords and phrases Computational topology, Homotopy reconstruction, Homotopy Equivalence,
Vietoris-Rips complex, Cech complex, Reach, p-reach, Nerve Theorem, Offset, Double offset,
Consistency

Digital Object Identifier 10.4230/LIPIcs.SoCG.2020.54

Related Version The full version of the paper is available at https://arxiv.org/abs/1903.06955
and https://hal.archives-ouvertes.fr/hal-02425686.

Supplementary Material The code is available at https://github.com/jisukl/nerveshape.

Funding Jisu Kim: Partially supported by Samsung Scholarship.

Acknowledgements We want to thank André Lieutier and Henry Adams for the thoughtful discus-

sions and comments.

© Jisu Kim, Jaehyeok Shin, Frédéric Chazal, Alessandro Rinaldo, and Larry Wasserman;
37 licensed under Creative Commons License CC-BY

36th International Symposium on Computational Geometry (SoCG 2020). }
Editors: Sergio Cabello and Danny Z. Chen; Article No. 54; pp. 54:1-54:19 NI

\\v Leibniz International Proceedings in Informatics BN
LIPICS Schloss Dagstuhl — Leibniz-Zentrum fiir Informatik, Dagstuhl Publishing, Germany

]

[N
[



http://pages.saclay.inria.fr/jisu.kim/
mailto:jisu.kim@inria.fr
http://www.stat.cmu.edu/~jaehyeos/
mailto:shinjaehyeok@cmu.edu
https://geometrica.saclay.inria.fr/team/Fred.Chazal/
mailto:frederic.chazal@inria.fr
http://www.stat.cmu.edu/~arinaldo/
mailto:arinaldo@cmu.edu
http://www.stat.cmu.edu/~larry/
mailto:larry@stat.cmu.edu
https://doi.org/10.4230/LIPIcs.SoCG.2020.54
https://arxiv.org/abs/1903.06955
https://hal.archives-ouvertes.fr/hal-02425686
https://github.com/jisuk1/nerveshape
https://creativecommons.org/licenses/by/3.0/
https://www.dagstuhl.de/lipics/
https://www.dagstuhl.de

54:2

Homotopy Reconstruction via Cech Complex and Vietoris-Rips Complex

1 Introduction

A fundamental task in topological data analysis, geometric inference, and computational
geometry is that of estimating the topology of a set X C R based on a finite collection of data
points X’ that lie in it or in its proximity. This problem naturally occurs in many applications
area, such as cosmology [30], time series data [28], machine learning [17], and so on.

A natural way to approximate the target space is to consider an r-offset of the data
points, that is, to take the union of the open balls of radius r > 0 centered at the data points.
Under appropriate conditions, by the Nerve theorem [5] this offset is topologically equivalent
to the target space X via the Cech complex [7, 23]. For computational reasons, the Alpha
shape complex may be used instead, which is homotopy equivalent to the Cech complex
[20]. To further speed up calculations, and in particular if the data are high dimensional, the
Vietoris-Rips complex may be preferable as only the pairwise distances between the data
points are used.

To guarantee that the topological approximation based on the data points recovers
correctly the homotopy type of X, it is necessary that the data points are dense and close to
the target space, and that the radius parameter used for constructing the Cech complex or
the Vietoris-Rips complex be of appropriate size.

The conditions require the offset r to be lower bounded by a constant times the Hausdorff
distance between the target space and the data points, and upper bounded by another
constant times a measure of the size of the topological features of the target space. Originally,
the topological feature size was described as a sufficiently small number, for the Vietoris-Rips
complex in [24, 25]. Then, the topological feature size was expressed in terms of the reach
of X: see, for the Cech complex, in [12, 27]. Subsequently, the notion of p-reach was put
forward to allow for more general target spaces: the condition for the Cech complex is
studied in [6, 8], and the condition for the Vietoris-Rips complex is studied in [6]. Also, the
radii parameters are allowed to vary across the data points in [12]. For the case when the
target space equals the data points, the conditions for the Cech complex or the Vietoris-Rips
complex is studied in [3, 4]. When the offset r is beyond the topological feature size so that
the homotopy equivalence does not hold, the homotopy type of the Vietoris-Rips complex
was studied for the circle in [2].

In this paper, we derive conditions under which the homotopy type of the target space
is correctly recovered via the Cech complex or the Vietoris-Rips complex, in terms of the
Hausdorff distance and the p-reach of the target space. To tackle this problem, we provide
two novel theoretical results. First, we describe sufficient conditions under which any non-
empty intersection of finitely many Euclidean balls intersected with a set of positive reach is
contractible, so that the Nerve theorem applies for the restricted Cech complex. Second, we
demonstrate the homotopy equivalence of a positive p-reach set and its offsets. These results
are new and of independent interest.

Overall, our new bounds offer significant improvements over the previous results in [27, 6]
and are sharp: in particular, they achieve the optimal upper bound for the parameter of
the Cech complex and the Vietoris-Rips complex under a positive reach condition. We will
provide a detailed comparison of our results with existing ones in Section 6.

2 Background

This section provides a brief introduction to simplicial complex, Nerve theorem, reach, and
p-reach. We refer to Appendix A and [23, 19, 21, 1, 8, 13, 26, 18] for further definitions
and details. Throughout the paper, we let X and X be subsets of R%. For x,y € R?, we
let d(x,y) := ||z — y|| be the Euclidean distance with || - || being the Euclidean norm. Let
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d(z,X) = infyex d(z,y) denotes the distance from a point z to a set X, and let dx : R? — R
be the distance function z — d(z,X). For r > 0, we let Bx(z,r) := {y € X:d(z,y) <r}
be the open restricted ball centered at x € R? of radius » > 0. For r > 0, we let X" be an
r-offset of a set X defined by the collection of all points that are within r distance to X, that
is, X" 1= [ ex Bra(z, 7). Finally, for two sets X,Y C R? we let dgr(X,Y) :=inf{r > 0 :
X CY " and Y C X"} be the Hausdorff distance between X and Y.

2.1 Simplicial complex and Nerve theorem

A natural way to approximate the target space X with the data points X is to take the union
of open balls centered at the data points. In detail, let r = {r,,x € X'} € Rf be pre-specified
radii and consider the union of restricted balls

U Bx(z,72). (1)

zeX
Though we allow for the points in X to lie outside X, we will assume throughout that
Bx(z,7r;) # 0 for all z € X.

To infer the topological properties of the union of balls in (1), we rely on a simplicial
complex, which can be seen as a high dimensional generalization of a graph. Given a set V,
an (abstract) simplicial complex is a collection K of finite subsets of V such that o € K and
B C a implies 5 € K. Fach set « € K is called its simplex, and each element of « is called a
vertez of a.

A simplicial complex encoding the topological properties of the union of balls in (1) is
the Cech complex.

» Definition 1 (Cech complex). Let X, X be two subsets and r € RY. The (weighted) Cech
complex Cechx (X, r) is the simplicial complex

k
Cechx(X,r) =< o ={z1,....ax} CX: [ |Bx(z;,ra,) #0 p . (2)
j=1

Computing the Cech complex requires computing all possible intersections of the balls.
To further speed up the calculation, we only check the pairwise distances between the data
points and instead build the Vietoris-Rips complex.

» Definition 2 (Vietoris-Rips complex). Let X, X be two subsets and r € Rf. The weighted
Vietoris-Rips complex Rips(X,r) is the simplicial complex defined as

Rips(X,r) := {0 C X d(wi, ;) < Toy + 1o, forall zg,z; € U} ) (3)

The ambient Cech complex in (2) (that is, X = R?) and the Vietoris-Rips complex in (3)
have the following interleaving relationship when all radii are equal (e.g., see Theorem 2.5
in [16]). That is, when r, = r > 0 for all € X, then

- - 2
Cechpa (X, r) C Rips(X,r) C Cechga (X,\/ d—|—d1r> . (4)

This interleaving relation is extended to the case of different radii in Lemma 16.

The union of balls in (1) and the Cech complex in (2) are homotopy equivalent under
appropriate conditions. This remarkable result is precisely the renowned nerve theorem
[5, 7, 23], which we recall next. We first introduce the nerve, which is a more abstract notion
of the Cech complex.
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» Definition 3 (Nerve). Let U = {U,} be an open cover of a given topological space X. The
nerve of U, denoted by N'(U), is the abstract simplicial complex defined as

k
NU)={U,....Uy cU: (U; #0

Jj=1

The nerve theorem prescribes conditions under which the nerve of an open cover of X is
homotopy equivalent to X itself.

» Theorem 4 (Nerve theorem). Let X be a paracompact space and U be an open cover of X.
If every monempty intersection of finitely many sets in U is contractible, then X is homotopy
equivalent to the nerve N'(U).

Thus, in order to conclude that the Cechx (X, r) complex in (2) has the same homotopy
type as X, it is enough to show, by the nerve theorem, that the union of restricted balls
Usex Bx(z,7,) covers the target space X and that any arbitrary non-empty intersection
of restricted balls is contractible. The difficulty in establishing the latter, more technical,
condition lies in the fact that it is not clear a priori what properties of X will imply it. If
X is a convex set, then the nerve theorem applies straightforwardly. But for more general
spaces, such as smooth lower-dimensional manifolds, it is not obvious how contractibility
may be guaranteed. One of the main results of this paper, given below in Theorem 9, asserts
that if X has positive reach and the radii of the restricted balls are small compared to the
reach, then any non-empty intersection of restricted balls is contractible.

2.2 The reach

First introduced by [21], the reach is a quantity expressing the degree of geometric regularity
of a set. In detail, given a closed subset X C R?, the medial axis of X, denoted by Med(X),
is the subset of R consisting of all the points that have at least two nearest neighbors in X.
Formally,

Med(X) = {z € R4\ X: there exist 1 # 2 € X, ||q1 — z|| = ||g2 — || = dz,X)},  (5)
The reach of X is then defined as the minimal distance from X to Med(X).

» Definition 5. The reach of a closed subset X C R? is defined as

= inf d (¢, Med(X)) = inf -zl 6
mo=infd(gMed(X) = inf lg—al (6)

Some authors [see, e.g. 27, 29] refer to 7 ! as the condition number. From the definition
of the medial axis in (5), the projection mx(z) = arg min,ex ||p — || onto X is well defined
(i.e. unique) outside Med(X). In fact, the reach is the largest distance p > 0 such that mx is
well defined on the p-offset {x e R?: d(z,X) < p}. Hence, assuming the set X has positive
reach can be seen as a generalization or weakening of convexity, since a set X C R? is convex
if and only if 7x = co. In the next section, we describe how to use the reach condition to
ensure that the union of restricted balls is contractible, which in turn allows us to apply the
Nerve theorem to recover the homotopy type of the target space X.

For a non-smooth target space, the reach of the space can be zero. In this case, we can
deploy a more general notion of feature size, called p-reach, introduced by [8]. For any point
r € R4\ X, let I'x(z) be the set of points in X closest to . Let Ox(z) be the center of the
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Figure 1 The graphical illustration for the generalized gradient Vx(z), from [9, §].

unique smallest closed ball enclosing I'x(z). Then, for € R?\ X, the generalized gradient
of the distance function dx is defined as

x — Ox(x)

Vi) = =@

(7)
and set Vx(x) =0 for € X. See Figure 1 for a graphical illustration. Then, for u € (0, 1],
the p-medial axis of X is defined as

Med, (X) = {z € R\ X : | Vx(2)] < u} ®)
Finally, the p-reach of X is defined as the minimal distance from X to Med,, (X).
» Definition 6. The p-reach of a closed subset X C R? is defined as

= inf d (¢, Med,, (X)) = inf —xl]. 9
T (}Ielx (g, Med, (X)) qexﬁzéll}/[edu(X)Hq | (9)

Note that if u = 1, the corresponding u-reach equals to the reach of X.

Two offsets X" and X? of the target space X are topologically equivalent if they are free
of critical points of the distance function dx in the sense specified below (see e.g., [22] or
Proposition 3.4 in [11]).

» Lemma 7 (Isotopy Lemma). Let X C R? be a set, and for r,s > 0 with s < r, let X" and
X% be two offsets of X. Suppose the distance function dx does not have a critical point on
X"\X, that is, Vx(x) # 0 for all x € X"\X® where Vx is from (7). Then X" and X°® are

homeomorphic.

Note that requiring Vx(z) # 0 for all z € X7\X* is weaker than the p-reach condition 74 > r
for any u € (0,1]. One of the main results of the paper, given in Theorem 12, generalizes this
topological relation to the relation between the target space and its offset under a stronger
positive p-reach condition.
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Figure 2 An example in which the union of balls is different from the underlying space in terms
of the homotopy. In the figure, the union of balls deformation retracts to a circle, hence its homotopy
is different from the underlying semicircle.

2.3 Restricted versus Ambient balls

It is important to point out that the nerve theorem needs not to be applied to the Cech
complex built using ambient, as opposed, to restricted balls. In particular, the homotopy
type of X, may not be correctly recovered using unions of ambient balls even if the point
cloud is dense in X and the radii of the balls all vanish. We elucidate this point in the next
example. Below, Bga(z,7) denotes the open ambient ball in R? centered at = and of radius
r > 0.

» Example 8. Let X = (0Bg2(0,1)) N {x € R? : 2o > 0} be a semicircle in R?. Let
e € (0,1) be fixed, and z1, x2 be points on X satisfying ||z1 — z2| € (6\/4 - 62,26). Then,
Bgz2(x1,€) N Bgz (2, €) is nonempty but has an empty intersection with X. Now, choose
p < d(X, Bgz(71,€) NBgz(z2,€)) and choose Xy C X be dense enough so that | J,c , Brz2(, p)
covers X. Now, consider the union of ambient balls

(IB%R2(J:1,€)U]BR2($2,€)> U ( U IBB]Rz(x,p)> i (10)

zEXy

Then from the fact p < d (X, Bgz(z1,€) N Bgz(z2,€)) and U, ¢, Br2 (7, p) is a covering of X,

we have that the union of balls in (10) is homotopy equivalent to a circle, hence its homotopy

is different from the semicircle X. Note that the above construction holds for all choices of
€ (0,1). Since p — 0 as e — 0, Xy can be arbitrary dense in X. See Figure 2.

3 The nerve theorem for Euclidean sets of positive reach

In order to apply the nerve theorem to the Cech complex built on restricted balls, it is enough
to check whether any finite intersection of the restricted balls ﬂle Bx(xj,7,,) is contractible
(since X is a subset of R? and is endowed with the subspace topology, it is paracompact.).

Theorem 9 is one of the main statements of this paper and shows that, if a subset X C R¢
has a positive reach 7 > 0, any non-empty intersection of restricted balls is contractible if
the radii are small enough compared to 7.

» Theorem 9. Let X C R? be a subset with reach T > 0 and let X C R? be a set of points.
Let {r, > 0:x € X} be a set of radii indezed by x € X. Then, if r, < /72 + (1 — dx(z))2
for all x € X, any nonempty intersection of restricted balls (., Bx(x,r.) for I C X is
contractible.

xel
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14+ (1 —¢)?

Bx(l'l,’l") ]Bx(l'g,?")

Figure 3 An ezample in which Bx(z1,7) | Bx(z2,7) is not homotopy equivalent to Cechx (X,r)
where X = {;I: ER?: ||z|2 = 1}, z1 = (=14 ¢€0), 22 = (1 —¢0), X = {z1,22}, and

r> /14 (1—¢€)3?, for any e > 0.

Therefore, by combining Theorem 9 and the Nerve Theorem (Theorem 4), we can establish
that the topology of the subspace X can be recovered by the corresponding restricted Cech
complex Cechx (X, r), provided the radii of the balls are not too large with respect to the
reach. This result is summarized in the following corollary.

» Corollary 10 (Nerve Theorem on the restricted balls). Under the same condition of The-
orem 9, suppose 1, < \/T2+ (T — dx(x))? for all x € X, then the union of restricted balls
Usex Bx(z,72) is homotopy equivalent to the restricted Cech complex Cechx(X,r). If, in
addition, the union of restricted balls covers the target space X, that is,

Xc U Bx(z,7s), (11)
rzeX

then X is homotopy equivalent to the restricted Cech complex Cechyx(X,r).

The reach condition r, < /72 + (7 — dx(x))? is tight as the following example shows.

» Example 11. Let X be the unit Euclidean sphere in R?, and fix € > 0. Let x; :=
(1—¢0,...,0),29 := (=1+4¢,0,...,0) € R? | and set X := {x1,72}. For a unit Euclidean

2
sphere, the reach is equal to its radius 1. Therefore, if r = (r1,72) € (0, V14+(1- 6)2:| then

Bx(x1,71) Bx (22, 72) is homotopy equivalent to Cechx (X,7) by Corollary 10. However,

if 71,79 > /14 (1 —€)2, Bx(xy,71) UBx(22,72) ~ X but Cechx (X,r) ~ 0. Figure 3
illustrates the 2-dimensional case.

4 Deformation retraction on positive p-reach

The positive reach condition is critical for the nerve theorem on the restricted Cech complex.
However, it is not easily generalized to the positive u-reach condition. Instead, we find a
positive reach set that approximates the positive p-reach set. And to show their homotopy
equivalence, we discover the topological relation between the positive u-reach set and its offset.

The homeomorphic relation between two offsets X" and X® of the target space X in
Lemma 7 does not hold in general between the target space and its offset, but a weakened
topological relation holds under a stronger condition on the target space. Theorem 12, which
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Figure 4 An example where X" does not deformation retracts to X. X is a topologist’s sine circle,
that is, X = Xo U X3 U Xy, with Xo = {(:msin g) eER?2:z € [0, 1]}, X1 ={0} x [-1,1], and X is a
sufficiently smooth curve joining (0,1) and (1,0) and meeting Xo U X1 only at its endpoints.

is one of the main results in our paper, asserts that if the target space X has a positive
p-reach, then the offset X" deformation retracts to X when the offset size is not large, and in
particular, they are homotopy equivalent.

» Theorem 12. Let X C R? be a subset with positive p-reach ™ > 0. For r < TH, the
r-offset X" deformation retracts to X. In particular, X and X" are homotopy equivalent.

The positive p-reach condition » < 7# in Theorem 12 is critical and cannot be weakened
to Vx(x) # 0 for all z € X"\X as in Lemma 7. Indeed, Example 13 shows that the offset
does not deformation retract to the target space although Vx(z) # 0 for all 2 € R

» Example 13. Let X C R? be a topologist’s sine circle, that is, X = Xy UX; U Xy, with
Xo = {(z,sinZ) e R? : z € [0,1]}, X; = {0} x [~1,1], and X is a sufficiently smooth curve
joining (0,1) and (1,0) and meets Xy U X; only at its endpoints. See Figure 4. Then,
7% =0 for any p € (0,1] but Vx is nonzero for all z € R*\X. Now, H;(X) = 0, but for any
sufficiently small > 0, X" is homeomorphic to an annulus Bg2(0, 2)\Bg2(0, 1) and hence
H;(X") = Z. Hence X" cannot deformation retract to X.

Using Theorem 12, we find a positive reach set that approximates the positive p-reach
set. The set we will use is the double offset [9]. Recall that, for » > 0, an r-offset X" of a set
X'is the collection of all points that are within r distance to X, that is, X" := (J, oy Bra(z, 7).
The double offset is to take offset, take complement, take offset, and take complement, that
is, for s >t > 0, X® := (((X*)©))C. Roughly speaking, it is to inflate your set first, and
then deflate your set, so that sharp corners become smooth. See [9] for more details. To
set up the homotopy equivalence of the positive p-reach set and its double offset, we need
another tool for finding the homotopy equivalence of the complement set. This is done in
the next lemma.

» Lemma 14. Let X C R? be a subset with positive reach T > 0. Forr < T, xC deformation
retracts to (X7)C. In particular, Xb and (X")® are homotopy equivalent.



J. Kim, J. Shin, F. Chazal, A. Rinaldo, and L. Wasserman

Now, combining Theorem 12 and Lemma 14 gives the desired homotopy equivalence
between the target set of positive u-reach and its double offset, where the double offset has a
positive reach.

» Corollary 15. Let X C R? be a subset with positive pu-reach ™ > 0. For s,t > 0 with t < s,
let X5t := (((X*)©))C be the double offset of X. If s < % and t < ps, then X*t and X are
homotopy equivalent, and the reach of X*t is greater than or equal to t, that is, Txs.« > t.

5 Homotopy Reconstruction via Cech complex and Vietoris-Rips
complex

Next, we derive conditions under which the homotopy type of the target space is correctly
recovered via the Cech complex and the Vietoris-Rips complex. We first extend the inter-
leaving relationship of the ambient Cech complex and the Vietoris-Rips complex in (4) to
the different radii case in Lemma 16.

» Lemma 16. Let X C R? be a set of points and r = {r, > 0: 2 € X} be a set of radii
indexed by x € X. Then,

Clechga(X,7) C Rips(X,7) C Cechga (X’ ﬁa '

To recover the homotopy of the target set via the ambient Cech complex and the Vietoris-

Rips complex, we utilize the restricted Cech complex. Hence, we set up the interleaving
relationship between the restricted Cech complex and the ambient Cech complex in Lemma 17
and between the restricted Cech complex and the Vietoris-Rips complex in Corollary 18.

» Lemma 17. Let X C R? be a subset with reach T > 0 and let X C R? be a set of points.
Letr ={r, >0:2 € X} be a set of radii indexed by v € X. Then,

Cechx(X,r) C Cechga(X,r) C Cechx(X,r"),
where v’ ={rl, > 0:x € X} with
, \/ 27 (r2 + dx () (21 — dx(z)))
¢ T4+ /72 — (12 + dx(z) (27 — dx(2)))
FEquivalently,

Cechga(X,7") C Cechx(X,r) C Cechga(X,r),

r —dx(z) (27 — dx(x)).

where "' = {rll > 0:2 € X} with

Ty = \/7'2 —dx(z)(2T — dx(z)) — @ e - dxiig(QT - dx(a:)))Q.

» Corollary 18. Let X C R be a subset with reach T > 0 and let X C R? be a set of points.
Let r ={r, >0:2 € X} be a set of radii indexed by x € X. Then,

Cechx(X,r) C Rips(X,r) C Cechx(X,r"),

where "' = {rll! > 0:x € X} with

2T 2—‘%1"926 + dx(x) (27 — dx(2))
ry = (d+ - . ) — dx(x) (21 — dx(z)).

T+ \/7-2 - (%r% + dx(x) (27 — dX(@))
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Combining Nerve Theorem on the restricted balls (Corollary 10) with the covering
condition (11) and Lemma 17 or Corollary 18 gives the following commutative diagram:

Cechx (X, r) ———————— Cechx (X, r""")

~

where S is either the ambient Cech complex Cechga(X,r) or the Vietoris-Rips complex
Rips(X,r). Using this diagram, we develop the homotopy equivalence between the target
space and either the ambient Cech complex or the Vietoris-Rips complex. First, Theorem 19
asserts that when the target space of positive reach is densely covered by the data points
and if they are not too far apart, the ambient Cech complex can be used to recover the

(12)

homotopy type.

» Theorem 19. Let X C R? be a subset with reach T > 0 and let X C R% be a closed
discrete set of points. Let {r, > 0 : x € X} be a set of radii indexed by x € X with
Tmin := Milgex{r:} and rmax := maxgex{rz}, and let € := max{dx(z) : * € X}. Suppose
X is covered by the union of balls centered at x € X and radius 6 as

X c | Ba(z,9). (13)
zeX

Suppose that the mazximum radius rmax 1S bounded as
Tmax S T — €. (14)

Also, suppose ¢ satisfies the following condition:

St | PRy — B e(27 —€) = (T — )2 =12 + 2 + <T—qv><7~—1>
T2 —Tse
S Tmin,
d__Timax — (272 — 72) T 1] +28 | <o, (15)
_e 2 T _
2 1 min b ot min?
(d+1)r T2 - T?,b

T 3
l::f(rminquL (t—€)?2 =12, — 5), g =T—(T—€? =12, +1,

L2~ Py — o+ a2 em}

[\

73 . = min {52 + €21 —€),

2
972 (27 — €))2
i = \/72 —e(21—€) — @r Tmm47_26( b)) )
2 27 — 1
ng — T (( mm) + 6( T 6)) ’ ’ng — min{52 +€(25 _ E) ,’:g} )
T+ \/7'2 ((rf)? +e(2T7 —¢€)) ’ 2

Then X is homotopy equivalent to the ambient Cech complex Cechga (X, 7).
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A similar approach also gives the homotopy equivalence between the target space and
the Vietoris-Rips complex when the target space has positive reach.

» Theorem 20. Let X C R? be a subset with reach 7 > 0 and let X C R? be a closed
discrete set of points. Let {r, > 0 : x € X} be a set of radii indexed by v € X with
Tmin := Milgex{r:} and rmax := maxgex{rz}, and let € := max{dx(z) : * € X}. Suppose
X is covered by the union of balls centered at x € X and radius § as

X c | Br(z,9). (16)
zeX

Suppose that the mazimum radius Tmax s bounded as

Tmax < \/%(7—6). (17)

Also, suppose § satisfies the following condition:

fg (rmax) - (27—2 - fg (rmax)) T -1 + 26 § 27"min;

T2 — fg,b (Tmax)

d T

=2 " 2 ~2 1 "
Ty (rmin) - (27— -7 (Tmin)) —1]+25 < Tmin>
2d+1) 72— 75 (M)
(18)
where
= (72 — 27 — ) — 7 =T Z 2T =,
472
27 (82 + e(27 — 1
72(t) = (2 +e@r— ) LR = min{52 +e(2r—e), fg(t)}.
T+ /72— (2 + €21 —¢)) ’ 2

Then X is homotopy equivalent to the Vietoris-Rips complex Rips(X,r).

» Remark 21. Compared to the restricted Cech complex (Corollary 10), the covering condition
in (13) or (16) is more critical for the ambient Cech complex (Theorem 19) or the Vietoris-
Rips complex (Theorem 20). Although the restricted Cech complex Cechy(X,r) is still
homotopy equivalent to the union of restricted balls | J, .y Bx(z,7,) without the covering
condition in (11), such homotopy equivalence does not hold for the ambient Cech complex or
the Vietoris-Rips complex. This is since the upper triangle of the diagram in (12) only holds
under the covering condition in (13) or (16). Furthermore, the covering condition in (13) or
(16) is denser in that 6 < r, for all x € X, to construct an additional homotopy equivalence
on the lower triangle of the diagram in (12).

The homotopy equivalences in Theorem 19 and 20 for the positive reach case is extended
to the positive u-reach case by applying Corollary 15 with the double offset of the target
space. Corollary 22 shows that when the double offset of the target space of positive p-reach
is densely covered by the data points and if they are not too far apart, either the ambient
Cech complex or the Vietoris-Rips complex can be used to recover the homotopy type of X.
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» Corollary 22. Let X C R? be a subset with positive p-reach ™ > 0 and let X C R¢ be
a closed discrete set of points. Let {r, > 0:x € X} be a set of radii indexed by x € X
With Tmin = Mingex{r:} and rmax = maxgex{r.}. Let s,t,e > 0 with ﬁ < s <7k, and let
Y = ((X*)8))C be the double offset, with dy(z) < € for all x € X. Suppose Y is covered by
the union of balls centered at x € X and radius 0 as

Y C | Br(,9).
reX

(1) Suppose rmax <t —¢€, and 0 satisfies the following condition:

B t
6\ P = B (2t =€) = (t = ? = 1+ P+ (= )?) | e — 1
t2 - f&,c
S Tmin
d Tmax ~2 ~ i
- Fp— 22 —7) | ——= 1| +20 | <1l
2(d +1) ranin | 4| ° T\ e -,
where
i 1 2 5 o V-2 -2 +1
.*i(rmin*t‘i’ (tfe — Thax — )7 ef'iti (tie) 7T’max+’

1 ~
73 . = min {52 +e(2t —¢), 5(7"][2naX — P+ (2t —€) + (2t — e[))} )

2t2 — —€(2t —€))?
Pl = \/t2 —e(2t —€) — ( mm4t2€( 9) )

2t ((r] ) +e(2t—e)) { 1 }
~2 "min ~2 2 ~2
Ty = , T5p :=min< 0 +€(2t —€), =7 .
P = (T €2t — o) ob (@ =) 57

Then X is homotopy equivalent to the ambient Cech compler Cechga(X,r).

(if) Suppose rmax < % (t —€), and 0 satisfies the following condition:

t
’F% (Tmax) - (2t2 - 7:13 (Tmax)) -1 + 25 S ZTmin7

t2 — 73, (Tmax)

d s t

97 1 1) T (r;‘r/lin) (2t2 -7 ( mln)) —— 1 + 26 < T;I/nnﬂ
20+ \ b 2 72, ()
where
2t2 — —€e(2t —¢))?
" = t2 — (2t — ( "min
"min \/ 6( 6) 442 )
2t (12 + e(2t — €)) { 1 }
-2 -2 : 2 2
T , t) :=min< 0° + €(2t —€), =7; (t
0= e Tl (21 = ). 570

Then X is homotopy equivalent to the Vietoris-Rips complex Rips(X,r).
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We end this section by introducing a sampling condition in which we can guarantee the
covering conditions in Corollary 10 and Theorem 19, 20 are satisfied. Let P be the sampling
distribution on X. We assume that there exist positive constants a,b and €y such that, for
all z € X, the following inequality holds:

P(Bga(x,€)) > ae’, for all € € (0,¢). (19)

This condition on P is also known as the (a, b)-condition or the standard condition [15, 14, 10].
It is satisfied, for example, if X is a smooth manifold of dimension b and P has a density
with respect to the Hausdorff measure on it bounded from below by a.

Under this condition, we have the following covering lemma.

» Lemma 23. Let {Xy,...,X,} be an i.i.d. sample from the distribution P and let {r, =

(Pn1s -3 Tnn) Inen be a triangular array of positive numbers such that, for each n,
1/b
1
2 ( Og") < minr,; < 2. (20)
an 7

Then, the probability that the sample is a ry-covering of X is bounded as

n
1
P (X C | JBpe (Xi,rm)) >1- ogn” (21)

i=1

5.1 Conditions for homotopy reconstruction

In this subsection, we discuss the tightness of the conditions we have identified for guaranteeing
the homotopy equivalence of the target space and the Cech complex and the Vietoris-Rips
complex. We first argue that the maximum radius conditions in (14) and (17) are tight,
as Example 24 shows that the Cech complex fails to be homotopy equivalent to X when
Tmax > T — dx(z) and the Vietoris-Rips complex fails to be homotopy equivalent to X when

Tmax > \/d%dl (t —dx(z)) and d < 2.

» Example 24. Let ¢ € [0,1) be fixed. Let X C R? be the unit sphere in R?, and let
X ={z1,...,zn} C (1 — €)X be a finite set of points on the sphere centered at 0 and of
radius 1 — e. Suppose that for some § > €, X is covered by é-balls centered at X, that is,
X C U,cx Br(z,0). The reach of X equals to its radius 1.

For the ambient Cech complex, if 7 € (0,1 — €] and condition (15) is satisfied, then X is
homotopy equivalent to Cechyx (X, 7) by Theorem 19. Now, suppose that ryi, > 1 —e. Then
0 € Bga(z;,74,) for all i, hence for any y € |J_, Bra(zi,74,), a line segment connecting 0
and y is contained in (J;_, Bga(zi,75,) as well. Hence J_, Bga(z;,r,,) is contractible, and
then from the usual Nerve Theorem, Cechga (X,7) ~ J;_, Bra(2i,72,) =~ 0. On the other
hand, the d — 1-th homology group of X is Hy_1(X) = Z, so X and Cechga (X,7) are not

homotopy equivalent.
d+1

For the Vietoris-Rips complex, if r € (0, (1 —¢) and condition (18) is satisfied,

then X is homotopy equivalent to Ripsy (X, ) by Theorem 20. Now, suppose each r,, is

equal to some r > 1/%(1 —¢€), and further suppose that d < 2 and § < ﬁro - 73.

When d = 1, then the Vietoris-Rips complex equals the ambient Cech complex, hence from
the above argument, Rips (X,r) = Cechga (X,7) ~ 0. When d = 2, then Rips (X,r) =
Rips( L r0> and =X C X C U}, Bga(t:-2;,0) holds. Then ti-ro— 2§ > @,

1—e® "7 1—¢ 1— 1—e
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and hence from Proposition 3.8, Corollary 4.5, Proposition 5.2 of [2], either Rips (X, r) ~
S2+1 for some 1 > 1 or Rips (X,r) ~ veS2 for some I > 1 and ¢ > 0. In either case,
H, (Rips (X,r)) = 0. However, the d — 1-th homology group of X is Hy_1(X) = Z, so X and
Rips (X, r) are not homotopy equivalent.

We then rephrase the conditions on € := max{dx(z) : x € X'} and the covering radius ¢
in (15) and (18) in terms of the Hausdorff distance dy (X, X'). For simplicity, we consider the
case when all the radii r,’s are equal, and we denote that common value as r. In general, the
Hausdorff distance dg (X, X) gives a bound for both € and §, that is, ¢, < dg (X, X). Let

pi= M. For the Cech complex, a sufficient condition for (15) is that for some e (0,1],
T ~ r - 1 T
ot [Cr =42 —p) (=2 = Cp 4+ (=) [ —— 1] <,
T T 1— ,,:gc T
d 5 . 1
’rb - (2 - Tl?) — 1 + 2p < rmln? (22)
(d + ].) 1— fg,b
where
~ 1/r r T ~
l==(--1 1—p)2— (=) — ri=1— (1= p)2 = (2)2 41
s (-1 fa-pr-Crp). g (1-p -yt
_ . 1, r ~
5. 1= min {2,0, (=P +p2=p) +p(2 - Pi))} :
2-(5)*—p2-p)?
Tiinn:\/l—p(?—p)— 1 :
2 +p(2 — 1
f% — (( mm) p( ,0)) ,ng — min {2[), 7:?} )
And for the Vietoris-Rips complex, the sufficient condition for (18) is
=2 ) 1
(o) = @ 7300)) | < —— 1] +20 < 200,
1 =73 ,(ro)
s |7 — @ Rt | e 1) 20 | < (@9
2+ 1) L= 72, (1)
where
_ fd+1 v (2 - G711 —p)?—p2-p))?
To: 2d (1 p) Tmin = \/1 p(2 p) 4 ’
" 2(t* +p(2-p) . . 1
Tl%(t) = ( 3 ) ) gb(t) = 1min {2p7 rl%(ﬂ} .
L+ /1= (#+p(2~p) 2

With the aid of a computer program, we can check that (22) is equivalent to p < 0.01591 - - -,
and (23) is equivalent to p < 0.07856 - - - .

Now, we consider two specific cases. First, we consider the noiseless case X C X, that is,
the data points lie in the target space. For that case, e = 0 and ¢ < dy (X, &X). For the Cech
complex, the sufficient condition for (15) is that for some Z € (0, 1],
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~ - 1
Pt | P B (= (2B (1= pp)?) -1] =5,
T 1— 72 T
J,c
_d 72— (2—72) ¥—1 +20 | <1V (24)
b b = "'min>
where
~ 1 r ~
:i —-—1 1_(7)2_p ) pf:]'_ 1_(7)2—’_17
R o 1 Y224 59— p-
T5e 7= min§ p%, 5 () +oi(2=p)) s
2 — (L)2)2 2y 2 1
Trin = \/1 — %, f% = ("min) ff,b = min {p2, 27’?} .
For the Vietoris-Rips complex, a sufficient condition for (18) is
2 =2 1
7y (ro) = (2 =74(r0)) | —=—===—1| +2p < 2r,
1-— T&b(ro)
R0 — @R | e 1] 2 | < (2)
2d+1) 1= ,Fg,b(r;‘r/lin)

where

o d+1 "o ( B %(1_/))2)2
To ‘= \/ 2d (1 p)? Tmin ‘= \/1 4 ;

2
F%(t) = 1_’_2%, fg}b(t) = min {pz, ;f%(t)} .

With the aid of a computer program, we can check that (24) is equivalent to p < 0.02994 - - - |
and (25) is equivalent to p < 0.1117---.

Second, we consider the asymptotic case, where we sample more and more points and X
forms a dense cover of X, that is, sup,cx infrex |7 — y|| — 0. Still, we have a noisy sample
distribution, that is, sup, ¢y inf,ex ||z — y|| - 0, so the Hausdorff distance dp (X, X) need
not go to 0. In this case, § — 0 and € < dy(X,X). For the Cech complex, a sufficient
condition for (15) is that for some ~ € (0,1],

(L2 =P 4p2=p) = (1= pP = (P +P+ (1= p)) | —=-1] <.
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where
Tmg (Corefamm-Cr). pm1mJa-pr-Cre
= min {p(2 = ) 557 P+ 02 )+ 2= )}

e \1 g0 gy BEE AT

=2 . 2(( mm) +P(2—,0)) o . 12
T T (P T o2 ) T‘S’b'_mm{@ 2y }

And for the Vietoris-Rips complex, a sufficient condition for (18) is

5 . 1
R W i R
d 72 (r! 72 (p! 1 "
@ 1)y b min) = (2= 75 (rmin) Nl 1] <l (27)
where
_d+l1 _ )2 _ 2
ro = dzidl(l —p), T = \/1 —p(2—p) — (2- %570 04) p(2 = p)) 7
-2 L 2 (t2 + P(2 — p)) 9 — min B 1~2
Tb(t) T 14+ \/1 — (t2 +P(2 — p))’ 5b<t) T {P(2 P), 2Tb(t)}.

With the aid of a computer program, we can check that (26) is equivalent to p < 0.03440- - -
and (27) is equivalent to p < 0.07712---.

6 Discussion and Conclusion

Above we have provided conditions under which the ambient Cech complex Cechga (X, 7)
and the Rips complex Rips(X,r) are homotopy equivalent to the target space X when the
target space X has positive p-reach 7% and the data points X being contained in the e-offset
X¢ of X. In this section, we further discuss our results and compare them with existing ones.
For the comparison purpose, we consider the case when all the radii r,’s are equal, and
we denote the common value as r. In these settings, an analogous homotopy equivalence
between the ambient Cech complex Cechga(X,7) and the target space X is presented in [6]
and [27].

First, we compare the upper bound for the maximum parameter value r in Cechga (X, r) or
Rips(X,r). When p =1 so that 7# = 7, our result suggests that the homotopy equivalences

hold when 7 < 7 — € for Cechga (X, 7) and 7 < 4/ dtil (1 —€) for Rips(X,r). As we have seen

in Example 24, these bounds are optimal bounds. In [27], such a bound for Cechga (X, ) is
(o)t e (
2

see Proposition 7.1). Then our bound is strictly sharper than this when
€ > 0 since

(T+e€)+VT2+e2—67¢ - (T+€)+ V72 +9e2 — 67¢
2 2

=T — €.

In [6], a necessary condition for Cechga (X, 7) in Section 5.3 is 7 < T — 3¢, so our upper bound
is strictly better when e > 0.
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Second, we compare the condition for the maximum possible ratio of the Hausdorff
distance dg (X, X) and the u-reach 7#. For this case, as we have seen in Section 5.1, we can
check that Cechpa (X, r) is homotopy equivalent to X when M < 0.01591 - - -. This result

is worse than 3 — /8 ~ 0.1716 - - - in Proposition 7.1 in [27) or =3£¥22 ~0.1300- - - in Section
5.3 in [6]. Again from Section 5.1, we can check that Rips(&X,r) is homotopy equivalent

to X when M < 0.07856 - --. This result is better than in ~ 0.03412--- in
Section 5.3 in [6].

Then we consider two specific cases. In the noiseless case X C X, the data points
lie in the target space. In this case, as we have seen in Section 5.1, we can verify that
Cechga(X,r) is homotopy equivalent to X when w <0.02994 - - -, and Rips(X,r) is
homotopy equivalent to X when w <0.1117---.

In the asymptotics case, as we sample more and more points from the target space, X
forms a dense cover on X, that is, sup,cx infzex |2 — y|| — 0. For this case, as we have seen

in Section 5.1, we can check that Cechga (X, r) is homotopy equivalent to X when w <

0.03440 - - -, and Rips(X,r) is homotopy equivalent to X when M <0.07712---.
Finally, we emphasize that our result also allows the radii {r,}.cx to vary across the
points x € X. Considering different radii is of practical interest if each data point has different
importance. For example, one might want to use large radii on the flat and sparse region,
while to use small radii on the spiky and dense region. However, there remain significant
technical difficulties to allow for a different radius per each data point. As it can be seen
in Figure 2, an uneven distribution of radii might lead to nonhomotopic between the Cech
complex (or the Vietoris-Rips complex) and the target space. This situation has been studied
in [12] for the union of balls under the reach condition, but not the Vietoris-Rips complex or
under the p-reach case. Theorem 20 or Corollary 22 first tackles this homotopy reconstruction
problem with different radii for the Vietoris-Rips complex or under the p-reach condition.
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